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Abstract
Background Recent data suggest that dementia incidence is declining. We investigated whether similar secular trends consisting of increasing size of brain
structures and improving memory performance could be simultaneously occurring as a possible explanation. Method The Framingham Heart Study is a 3
generation, longitudinal study that includes cognitive assessment and medical surveillance. This study cohort consisted of 4,506 unique, non-demented,
stroke free, individuals with brain MRI, cognitive assessment, and demographic information spanning dates of birth from 1902 to 1985. Outcomes consisted
of height, MRI, and memory measures. Covariates included age at MRI, sex, decade of birth, and all interactions. Models with neuropsychological outcomes
also included educational achievement as a covariate. Results Height and intracranial (TCV), hippocampus and cortical gray matter volumes were
signi�cantly larger, and memory performance signi�cantly better, with advancing decades of birth after adjusting for age, sex, and interactions. Sensitivity
analysis using progressively restricted age-ranges to reduce the association between age and decade of birth, con�rmed the �ndings. Mediation analysis
showed that hippocampal volume mediated approximately 5-7% of the effect of decade of birth on logical memory performance. Discussion These �ndings
indicate improvement in brain health and memory performance with advancing decades of birth. Although brain structures are under substantial genetic
in�uence, we conclude that improved early life environmental in�uences over ensuing decades likely explain these results. We hypothesize that these secular
improvements are consistent with declining dementia incidence in this cohort potentially through a mechanism of increased brain reserve.

Introduction
The overall health of the U.S. population has improved dramatically over the last 100 years. Infant mortality has declined precipitously due to improved
sanitation, nutrition, and medical treatment1 although health disparities persist2. Individuals are also living longer resulting in an increasing percentage of the
population at risk for Alzheimer’s disease and related dementias (ADRD). Recent data3, 4, including from the Framingham Heart study5, however, �nds that
dementia incidence may be declining. While many factors such as greater educational achievement6 and medical management of vascular risk factors7, 8

may explain part of this effect, early life environmental differences likely also contribute6.

The Framingham Heart Study, initiated in 1948, consists of multiple generations of participants across more than 80 years difference in birth dates, making it
ideal for investigating secular trends in cardiovascular and brain health7, 9. The Framingham MRI study, initiated in 1999, has imaged 5,145 unique individuals
across all three birth cohorts enabling age-speci�c comparisons of secular trends. We hypothesized that secular trends in improving early-life health, as
observed in the general US population, would be accompanied by the expected increase in height as well as head and brain size. Given that increasing head
size has been shown to be independently associated with improved later-life cognitive performance10 we further hypothesized that these secular trends would
signi�cantly associate with similar trends in improved levels of education and cognitive ability, and that increased hippocampal volume would partially
mediate the impact of decade of birth on memory performance indicating a possible mechanism of brain reserve that could explain declining dementia
incidence in this cohort.

Methods

Study Design
The general design and demographics of the Framingham Heart Study (FHS) have been previously described9, 11, 12. In brief, the Framingham Heart Study is a
community-based population study of over 15,000 individuals from the town of Framingham Massachusetts, USA spanning more than 75 years of
observation. The Original cohort of the Framingham Heart Study included 5,209 participants who were enrolled into the study in 1948. At enrollment, the mean
age was 44 years (range 28–62 years) and 55 per cent were female, the majority of whom were white and of middle socioeconomic class. Surviving members
of this cohort are examined approximately every two years. The Offspring cohort included 5,124 offspring of the original cohort and their spouses enrolled in
1971 with examinations performed approximately every 4 years. At enrollment, the mean age was 36 years (range 25–70 years) and 52 percent were female.
The 3rd generation cohort included 4,095 children of the Offspring cohort enrolled in 2002 and has completed 3 evaluations to date. At enrollment, the mean
age was 41 (range 25–70 years) and 53 percent were female. In addition to repeated examination cycles, surviving participants are under constant
surveillance for incident events such as myocardial infarction, stroke, and dementia as part of regular health evaluations that included assessment of vascular
risk factors (e.g. Framingham Stroke Risk Pro�le [FSRP]13, systolic blood pressure [SBP], diabetes, etc.). As part of multiple large ancillary studies on brain
structure and cognitive function, FHS participants were recruited, starting in March 1999, to undergo MRI of the brain and to be administered an
neuropsychological test battery as previously described14.

To examine secular trends in MRI and cognitive performance, initial visits where MRI and neuropsychological testing were performed were selected. This
resulted in a cohort of 5,145 individuals with a mean age of 58 (range 25–98 years) who were born between 1900 and 1990. MRI was performed between the
years 3/18/1999 and 11/15/2019 on a total of 12 different MRI machines. Most participants, however, were scanned on only two different Siemens machines
and to reduce the impact of machine variability on MRI measures, this subgroup of 4,643 individuals were selected for this study. Of the 4,643 participants,
137 were excluded due to prevalent dementia, stroke, or other signi�cant neurological disorder (e.g., multiple sclerosis) at the time of MRI, reducing the �nal
number for analysis to 4,506 (see Fig. 1). All participants have provided written informed consent prior to study. Study protocols were approved by the
institutional review board at Boston University Medical Center.

Anatomical outcomes

Midlife height
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Height measurement in inches was obtained at the �rst FHS visit for each participant and was made at an average age of 35, 36 and 41 years across the 3
cohorts, and 37.7 ± 8.1 years of age on average, avoiding the impact of later life skeletal degeneration on the measure.

Brain Measures
Quanti�cations of MRI measures were obtained from high resolution 3D T1 weighted MP RAGE images using either a Siemens Magneton Expert or Siemens
Avanto machine to obtain intracranial, cortical gray matter, hippocampal volume, and cortical thickness measures. Quanti�cation included automatic removal
of non-brain elements from the 3D T1 image volume using a robust and accurate method relatively insensitive to machine type or �eld strength15. For this
study, intracranial volume was de�ned as the cranial vault above the tentorium. Image intensity correction was used to remove B1 inhomogeneity effects16

and segmentation of the image into 3 tissue classes used an algorithm optimized to improve precision of tissue segmentation (gray, white, CSF16, 17).
Additionally, hippocampal analyses were performed using an atlas based diffeomorphic approach18 with the minor modi�cation of label re�nement. Cortical
thicknesses were measured using the DireCT method19. Cortical surface area was calculated using 3D cortical surface mesh reconstructions employing
marching cubes20, a standard algorithm in computer graphics that has been used extensively in brain image analyses21. To estimate gray matter surface area
in a region of interest in MRI native space, we compute the area of the polygonal facets lying within the ROI mask.

Cortical parcellation used the Desikan-Killiany-Tourville Atlas22 where regional measures were calculated by back transformation of the atlas into segmented
image native space. A voting scheme is used to assure precise labelling of each region after interpolation of the atlas into native space. Using this approach,
we de�ned four measures for study: 1) Intracranial volume (TCV; in cubic centimeters; cc), 2) Total cortical gray matter volume (cc), 3) Hippocampal volume
(cc), 4) Surface area in squared centimeters (cm2) and 5) Average cortical thickness in millimeters (mm). To correct for scanner effect, MRI measures were
corrected using NeuroComBat, a robust method for reducing machine related differences in MRI data23–25 (See Supplemental Materials for details).

Neuropsychological outcomes
Neuropsychological assessment consisted of a battery of tests of verbal learning and memory (Wechsler Memory Scale-III [WMS-III] Logical Memory and
Paired Associates), visual memory (WMS-III Visual Reproduction), abstract reasoning (Wechsler Adult Intelligence Scale-III [WAIS-III] Similarities, visuospatial
skill (Hooper VOT), language (Boston Naming Test) and executive functioning (Trails A and B) as previously described26. Given that verbal memory
performance is both sensitive to brain aging 27–29 and predicts future clinically relevant cognitive impairment30, analyses for this study focused on verbal
memory variables of immediate, delayed and the sum of both immediate and delayed recall.

Genetics, Vascular risk factors and education
APOE genotype was determined with a standard TaqMan assay; APOE-e4 carriers were de�ned as those having at least one e4 allele. The Framingham Stroke
Risk Pro�le (FSRP) score is a validated, widely-used composite measure of vascular risk factors that predicts the 10-year probability of a stroke31. Systolic
blood pressure (SBP, mmHg) was taken as the average of the Framingham clinic physician’s two measurements. Educational level was de�ned as the
obtainment of a college degree (yes or no).

Statistical Analysis

Height and Head Size
To understand the relationship of decade of birth with body height and cranial volume, we performed univariate associations between mid-life height,
intracranial volume, and decade of birth, strati�ed by sex at birth.

In addition, because there are striking sex-differences in both these features, we investigated possible sex-differences in these relationships using multivariate
analyses to test the interaction between mid-life height, intracranial volume, decade of birth and sex at birth. Given that height and cranial volume are
correlated, we also performed multivariate analysis to investigate if cranial volume differed by decade of birth adjusting for height.

Brain Measures
To understand the relationship of decade of birth with brain measures, we performed multi-variate linear regression analyses of TCV, cortical gray matter,
cortical thickness, and hippocampal volumes with decade of birth including sex at birth, age at MRI, and all possible interactions as covariates.

While many brain aging studies correct regional brain volumes for head size to reduce variance, we recognized that any secular differences in head size would
in�uence our results. Consequently, we examined each brain region independently without adjusting for intracranial volume to avoid confounding by secular
differences in intracranial volume (TCV).

Contributions of ApoE genotype and Vascular Risk Factors
We used logistic and linear regression to examine the association between vascular risk factors, including ApoE genotype (E4 genotype yes/no), FSRP and,
SBP with decade of birth including sex at birth, and age at MRI and all possible interactions as covariates. We then examined the in�uence of these factors on
the association between decade of birth and brain measures by adding to the models described above ApoE genotype, FSRP and, SBP as additional
covariates, as well as the interaction of these risk factors with decade of birth.

Sensitivity Analysis
Initial analysis included the full range of decade of birth and age at MRI. Given the likely association between decade of birth and age at MRI, sensitivity
analyses were also performed to limit the impact of age at MRI on the observed associations. The �rst analysis limited the age range at MRI from 45 to 75
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years in 3 ten-year epochs. A second analysis further limited the age range at MRI to 55–65 years of age.

Impact of Decade of Birth on Neuropsychological Outcomes

Contribution to Education
Given the known, strong relationship between educational achievement and memory task performance, we �rst used a logistic regression to examine the
association between achieved college education with decade of birth including sex at birth, and age at MRI and all possible interactions as covariates.

Contribution to Logical Memory Performance
We then examined the impact of decade of birth on verbal memory performance (Logical Memory, immediate recall, delayed recall, and the sum of both) using
multi-variate linear regression analyses with decade of birth, sex at birth, age at MRI, educational achievement, and all possible interactions as covariates.

Neuropsychological Association with Brain measures
We further investigated the effect of brain measures on verbal memory performance using linear regressions with decade of birth, sex at birth, age at MRI,
educational achievement, and all possible interactions as covariates.

Hippocampal Volume Mediating Effect
Given the likelihood that brain structure would increase, and verbal memory performance improve, we examined whether hippocampal volume might mediate
the relationship between decade of birth and verbal memory performance. Causal mediation analysis was used to test the mediation effect of hippocampal
volume on the relationship between decade of birth and memory performance adjusting for sex at birth, age at MRI, educational achievement, and all possible
interactions as covariates using 5,000 bootstrap iterations for estimation.

All MRI measures and neuropsychological test performances were converted to Z-score values for relative comparison of results across measures. Analyses
were performed using R version 4.1.2. Mediation analyses used the R Mediation package which is based on methods of Imai et al31.

Results

Sample Characteristics
The �nal cohort sample is summarized in Table 1 and consisted of 4506 individuals, of which 54% were female. The average age at MRI was 56.8 ± 12.6
years but ranged from 25 to 94 years. The average decade of birth was the 1940s but ranged from 1910 to 1980. More than three-quarters of the individuals
(76%) were college educated and had a relatively low prevalence of cerebrovascular risk factors32 as determined by clinical examinations an average of 1.1 ± 
0.9 years around the time of MRI. The average time interval between neuropsychological testing and MRI was 0.01 ± 0.09 years and ranged from 0 to 1.33
years with 90% of subjects receiving neuropsychological testing at the time of MRI. Signi�cant differences by sex at birth were found among women for
height (-2.74 inches), intracranial volume (-77.9 ccs), hippocampus (-0.32 ccs), total cortical gray matter (-27.0 ccs), immediate memory (0.51 points greater)
and delayed verbal memory (0.55 points greater). The speci�c distributions of age for various decades of birth are also summarized in the Supplemental
Materials to this manuscript.
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Table 1
Sample Characteristics * obtainment of a college degree (yes or no).

Variable Men Women P value

Number (%) 2088 (46) 2418 (54)  

Age at MRI (years) 57 ± 12 57 ± 13 0.71

Year of Birth 1949 ± 16 1948 ± 16 0.48

College Educated* (%) 77 75 0.15

ApoE4 Prevalence (%) 22.5 22.3 0.92

Current Smoker (%) 11 10 0.47

Height at �rst visit (inches) 69.7 ± 2.6 64.2 ± 2.4 < 0.0001

Intracranial Volume (cc) 1356 ± 109 1200 ± 98 < 0.0001

Cortical Gray Volume (cc) 522 ± 48 468 ± 43 < 0.0001

Hippocampal Volume (cc) 7.05 ± 0.72 6.41 ± 0.64 < 0.0001

Cortical Thickness (mm) 2.11 ± 0.17 2.11 ± 0.17 0.47

Immediate Memory (number of words) 11.5 ± 3.4 12.5 ± 3.5 < 0.0001

Delayed Memory (number of words) 10.5 ± 3.5 11.6 ± 3.7 < 0.0001

FSRP (%10 year risk) 0.04 ± 0.06 0.03 ± 0.07 < 0.0001

Systolic Blood Pressure (mmHg) 124.4 ± 16 120 ± 19 < 0.0001

Diastolic Blood Pressure (mmHg) 76.0 ± 9.3 71.5 ± 9.4 < 0.0001

Hypertension Prevalence (%) 38 31 < 0.0001

Hypertension Treatment (%) 29 23 < 0.0001

Diabetes (%) 10.3 5.2 < 0.0001

History of Heart Disease (%) 11.3 6.9 < 0.0001

 

Impact of Decade of Birth on Anatomical Outcomes

Height and Head Size
Figure 2 summarizes the �ndings for height and head size by decade of birth. First, we separately examined differences in height and head size. Height
increased signi�cantly over decades of birth for both men and women with nearly an identical slope (0.032 inches per decade). Intracranial volume also
increased signi�cantly for both men and women over the decades of birth with modest, but not signi�cant differences by sex (1.2 cc/decade for women
versus 1.7 cc/decade for men). Next, we tested whether the increases in head size differed from those for height. In a multivariate model that included
adjustments for height, sex, age, and interactions of sex with age, height and decade of birth, intracranial volume increased slightly but signi�cantly at 1.41 cc
per decade of birth, indicating small but signi�cant secular increases in intracranial volume relative to height for men and women (p < 0.0001).

Brain Measures
The results of our primary analyses are summarized in Table 2 (leftmost column, for the full range of ages under each brain region) where brain measures
were converted to z-scores to compare effects across regions. For all brain measures except cortical thickness, signi�cant positive effects of decade of birth
were found for each region with the magnitude being greatest for intracranial volume. In contrast, decade of birth was signi�cantly and negatively associated
with cortical thickness.
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Table 2
Impact of Decade of Birth on Brain Structure

Predictors MRI Variables1

Intracranial Volume Cortical Gray Hippocampus Cortical Thickness

Age
group
(years)

Total 45–75 55–65 Total 45–75 55–65 Total 45–75 55–65 Total 45–75 55–65

N 4506 3335 1259 4506 3335 1259 4506 3335 1259 4506 3335 1259

Age
(years)

0.004 0.004 0.003 -0.021*** -0.02 -0.019* -0.009** -0.005 -0.012 -0.03*** -0.028*** -0.025*

Sex
(Female)

-0.60*** -0.60*** -0.61*** -0.51*** -0.51*** -0.52*** -0.42 *** -0.43*** -0.42*** 0.016 -0.004 -0.013

Birth
Decade

0.014*** 0.016*** 0.019*** 0.008*** 0.011*** 0.014*** 0.010*** 0.012*** 0.015*** -0.016*** -0.015*** -0.012*

Age x
Birth
Decade

0.000* 0.000 0.001 0.000 0.000 0.001 0.001*** 0.001 0.002 0.000 0.000* 0.001

Sex x
Birth
Decade

-0.003 -0.002 0.004 -0.003 -0.002 0.001 -0.002 -0.001 0.002 0.005 0.004 0.003

Age x Sex -0.002 -0.003 0.013 0.000 -0.001 0.013 0.001 -0.000 0.005 0.004 0.004 0.018

Age x Sex
x Birth
Decade

0.000 -0.000 -0.000 0.000 -0.000 -0.000 -0.000* -0.000 0.001 0.000 -0.000 0.000

Model
Adjusted
R
Squared

0.39*** 0.39*** 0.41*** 0.43*** 0.37** 0.35*** 0.29*** 0.25*** 0.24*** 0.04*** 0.02*** 0.01***

P<0.0001 ***, <0.001 ** <0.05 *

N denotes numbers of participants at each level of sensitivity analysis.  Age-range of restricted analyses is given as heading to that column. 1All MRI
measures were z-transformed for comparison of effect across regions and results presented as beta coe�cients from regression analysis.
Figure 3 summarizes associations between total gray matter volume (cc) for men and women of the study by decade of birth (left panel) and age (right panel)
predicted from the multiple regression parameters summarized in Table 2. The left panel displays the relation between decade of birth and total gray matter
volume by various ages, whereas the right panel displays the relation between age and total gray matter volume by various decades of birth. As an example,
from the left panel, a 60-year-old man born in 1920 would be predicted to have a cortical gray matter volume of 501 cc whereas a 60-year-old man born in
1980 would be predicted to have 537 cc of cortical gray matter. From the right panel, a man born in 1948 (average birth decade of the study population) would
be predicted to lose nearly 80 ccs of gray matter volume over the same time frame (ages 25–85). Therefore, while decade of birth had a signi�cant positive
effect of cortical gray matter volume, the impact of aging on cortical gray matter remains essentially unchanged (i.e. no signi�cant age by birth decade
interaction) and the standardized beta is greater in magnitude for the age effect versus the impact of decade of birth (βage(yrs) = -0.021 versus βbirth decade = 
0.008 z-scores), although opposite in sign (i.e. increasing age leads to atrophy whereas increasing birth decade leads to larger volume).

Contribution of ApoE genotype and Vascular Risk Factors
Logistic regression analysis of the prevalence of ApoE4 genotype by decade of birth was not signi�cant. Conversely, SPB measures declined signi�cantly with
advancing decade of birth (p < 0.0001). Both FSRP and SPB, however, strongly interacted with age and decade of birth (p < 0.0001) in predicting cortical GM
volume outcomes, where the positive impact of decade of birth on brain structure was diminished by increased participant age (and consequently worsening
FSRP or SPB) at the time of MRI.

Adding ApoE genotype to the MRI models resulted in a very small (0.03 cc), but signi�cant (p < 0.05) increase in TCV and cortical gray matter volumes for
ApoE4 genotype carriers that did not modify the positive effect of decade of birth on these measures. Conversely, FSRP, a summary scale for stroke risk33, was
associated with signi�cantly smaller, hippocampal, and cortical gray matter volumes (p < 0.0001), that interacted modestly with decade of birth such that
declining mean FSRP with increasing decade of birth was associated with increased volumes of these measures.

Sensitivity Analyses
Given the substantial association between age at time of MRI and decade of birth, two additional analyses, selecting more limited age-ranges, were performed.
Table 2 includes the results of our analysis restricting the age range of participants. The number and distribution of ages within these subsamples are
summarized in the Supplemental Materials to this study. The sensitivity analysis was done at two levels of restriction. The �rst step was to reduce the range to
45–75 years of age in epochs of 10 years, spanning the birth decades of 1930 to 1970. These results are shown in the second column of Table 2 under each
MRI measure. While age continues to in�uence brain measures, the impact on decade of birth was not changed in this age-restricted group. In the second
sensitivity analysis, the age range was further restricted to a single 10-year epoch of ages between 55 and 65 that spanned the decades of birth from 1940 to
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1960. The results are shown in the third column of Table 2 under each MRI measure. Comparing results across the various groups, the age effects diminish as
the age ranges are restricted, but the impact of decade of birth is equal to, or increased with each level of analysis, except for cortical thickness where the
effect of birth decade diminishes with restricted age range but remains signi�cantly negative.

Figure 4 (this �gure and all subsequent �gures use z-score converted measures to compare across MRI regions and cognitive performance measures
examined) summarizes predicted results for those individuals 45–75 years of age at the time of MRI by decade of birth, where color coding denotes age group
at MRI. In brief, there is a linear increase in predicted intracranial volume with increasing decade of birth within and across the 3 age-ranges. This is expected
given that intracranial volume does not vary signi�cantly with age in this subgroup. Conversely, both cortical gray matter and hippocampal volumes show a
signi�cant age effect, where older individuals have smaller volumes, but again, the volumes increase with advancing birth decade, even within the same age
group (as denoted by the same color lines). Given that the age lines are generally parallel, the effects of decade of birth appears linear across the age groups
for all MRI measures, except for hippocampal volume, where the effect seems largest for the oldest age group.

The decade of birth relationship is different for cortical thickness as summarized by Fig. 5. In this �gure, cortical thickness declines with advancing age, but
there is also a decline in cortical thickness with advancing decade of birth. Overlay of intracranial volume (most right panel) shows declines in cortical
thickness across birth decades to covary with increasing head size.

To further investigate this �nding, we examined the relationship between intracranial volume, cortical surface area and cortical thickness, as cortical surface
multiplied by cortical thickness should re�ect cortical gray matter volume. For each cc in intracranial volume, there was 0.35 cc increase in gray matter (R2 = 
0.88, p < 0.0001). Similarly, for each cc in cortical gray matter volume, cortical surface area increased by nearly 3 cm2 (R2 = 0.63, p < 0.0001) but for each cc in
cortical gray matter volume, cortical thickness increased by only 0.001 mm (R2 = 0.13, p < 0.0001). Conversely, for each cm2 increase in cortical surface area,
cortical thickness declined by 0.003 mm (R2 = 0.14, p < 0.0001). These results indicate that the increased head size and gray matter accompanying advancing
decade of birth led to increases in surface area that were greater per unit increase than cortical thickness, leading to the negative association of cortical
thickness with decade of birth within similarly aged individuals.

Impact of Decade of Birth on Neuropsychological Outcomes

Contribution to Educational Achievement
Logistic regression found a highly signi�cant increase in likelihood of achieving a college education with each advancing decade of birth, reaching a peak
probability of nearly 92% for women born in 1970 (p < 0.0001). There also was a signi�cant 2-way interaction between decade of birth and sex (p < 0.01) where
women had more rapidly increasing likelihood of achieving a college education with advancing decade of birth, particularly between decades of birth
spanning 1910–1950.

Memory Performance
The impact of decade of birth on memory performance is summarized in Table 3 and displayed for the 45-75-year age groups in Fig. 6. Overall, women
performed better than men on these memory tasks. Decade of birth was positively and signi�cantly associated with memory performance on all measures (p 
< 0.001-< 0.0001). The main effect of age was not signi�cant, but there was a modest but signi�cant interaction where older individuals appear to improve
more at later birth decades (p < 0.05). An example of this effect is seen in Fig. 6 where the slope of improvement by decade of birth seems greatest for the 65-
75-year age group and �attens slightly in the younger age groups. This effect also appears strongest among men. An additional, striking effect of education
on memory performance for college educated individuals is also seen and is greatest for women although the 3-way interaction of education*sex*decade of
birth (not shown), was not signi�cant.

Table 3
Impact of Decade of Birth on Memory Test Performance

Predictors Memory Tests

Immediate Delayed Immediate + Delayed

Age at Memory Test 0.04 -0.04 0.001

Sex (Female) 0.15*** 0.13*** 0.15***

Decade of Birth 0.25*** 0.17** 0.21***

Education (Coll) 0.26*** 0.28*** 0.28***

Decade of Birth x Age at Memory Test 0.04* 0.03* 0.04*

Model Adjusted R-squared 0.13*** 0.14*** 0.14***

P < 0.0001 ***, < 0.001 ** <0.05 *

Memory tasks were z-transformed for comparison across test types. All interactions were included in the model, but only signi�cant interactions are
presented here. Results are presented as beta coe�cients from regression analyses.

 

Contribution of MRI Measures to Memory Performance
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Intracranial, cortical gray and hippocampal volumes were signi�cantly associated with each measure of memory performance after adjusting for age, sex, and
education (p < 0.001-<0.0001). Cortical thickness was not associated with memory performance. When intracranial, hippocampal, and cortical gray matter
volumes were included in the same model, however, only hippocampal volume remained signi�cantly associated with memory performance (p < 0.001-
<0.0001). Finally, hippocampal volume remained signi�cantly associated in a model that included the addition of decade of birth with age, sex, and education
as predictors of memory performance (p < 0.0001).

Mediation Effect of Hippocampal Volume
We assessed the possible mediation of hippocampal volume on the relationship between decade of birth and memory performance using causal mediation
analysis. Table 4 summarizes the results. Hippocampal volume signi�cantly mediated the relationship between decade of birth and memory performance.
The proportion mediated by hippocampus varied from approximately 5 to 7%, being strongest for delayed memory mediation. The components of the
mediation analysis are summarized in Fig. 7 where hippocampal volume is positively associated with decade of birth and delayed memory performance with
an average causal mediation effect of 0.013 (p < 0.0001) for delayed memory.

Table 4
Causal Mediation Analysis of Hippocampus on Relation Between Decade of Birth and Memory

Performance
Mediation Components Immediate Memory Delayed Memory Combined

ACME 0.012 [0.005–0.02] *** 0.013 [0.006–0.02] *** 0.013 [0.006–0.02] ***

ADE 0.210 [0.123–0.29] *** 0.164 [0.080–0.25] *** 0.192 [0.108–0.28] ***

Total Effect 0.222 [0.138–0.31] *** 0.177 [0.094–0.26] *** 0.206 [0.121–0.29] ***

Proportion Mediated 0.054 [0.024–0.11] *** 0.073 [0.031–0.16] *** 0.063 [0.028–0.13] ***

*** p < 0.0001, [] = 95% con�dence limits based on 5,000 bootstrap iterations

ACME denotes Average Causal Mediation Effects and ADE denotes Average Direct Effects.

Discussion
Our results �nd signi�cant secular increases in height and brain structure along with improved memory performance with advancing decades of birth. Brain
structures also appear to be increasing at a rate slightly greater than height. Further, improved memory performance accompanying advancing decade of birth
appears to be mediated (at least partially) by increasing hippocampal volume after adjusting for age, sex, and education. We hypothesize that larger brain
volumes indicate improved “brain health”34, 35 and potentially greater “brain reserve”36–41 that could explain the declining incidence of dementia as previously
reported in the Framingham Heart Study5 and further supported by improved verbal memory performance associated with greater hippocampal volume found
in this study.

Our �ndings of consistent enlargement of TCV, cortical gray matter and hippocampal volume with advancing years of birth spanned dates from 1902–1985.
Confounding by association of age at MRI with decade of birth was addressed through sensitivity analysis. Results from these analyses found that stepwise
restriction of the age of participants, �rst to 45–74, and then to 55–65 years, where age-related differences in brain volumes were minimal, showed consistent
increases in brain size measurements with advancing decade of birth, even when the decades of birth were limited to 30 years as occurred with the most
restricted analysis (See Supplemental Materials). Analysis of the age-range between 45 and 75 years of age (equal to the middle quartiles of the age
distribution or 75% of the cohort) and covering 5 decades of birth, resulted in multiple unique �ndings (Figs. 4–6). First, TCV volume, like height, increased
linearly through the 5 decades for both men and women. Conversely, decades of birth effect were strongest for hippocampal volume for individuals in the 7th
decade of life, and somewhat less for those in the 6th decade, at the time of MRI. These birth years from 1930–1950 coincided with times of great stress such
as the depression and World War II. Stress is known to affect hippocampal structure and function 42, 43 and it is tempting to postulate these major stressors as
potential factors contributing to secular trends in hippocampal volume along with the many other differences lifestyle that occurred over the same time period.
Finally, cortical thickness declined with decades of birth as well as advancing age. Declining thickness coincided with increasing TCV as well as cortical gray
matter volume and surface area. Although cortical surface area was positively associated with cerebral gray matter, cortical surface area was inversely
associated with cortical thickness. Rakic44 describes how the radial unit lineage model could explain evolutionary and developmental aspects of the cerebral
cortex that would be consistent with our �ndings. In this model, expansion of the cerebral cortex occurs through increasing convolutions and expanding
surface area while limiting change in cortical thickness. White et al45 extend this concept to “gyri�cation” of the cerebral cortex, which they note results in a
surface area “1700 times larger [in humans] than in shrews, yet the thickness of the cortex is only six times greater”. Like Rakic44, White et al45 emphasize the
computational utility of expanding surface area over thickness within the radial unit lineage model that allows for “an optimized compaction of neuronal
�bers with an e�cient transit time for neuronal signaling”. Consequently, increased cortical gray matter with advancing decades of birth results in increased
surface area through increased gyri�cation. According to the radial unit lineage model, the increased gyri�cation (and consequent surface area) leads to
subtle reductions in cortical thickness as seen in our data. Importantly, both Rakic44 and White et al45 emphasized regional differences in “gyri�cation” are
likely under unique genetic in�uence46. Such an analysis is beyond the scope of this report but could add further information regarding the biology of cortical
gray matter expansion with subtle reduction in cortical thickness as seen with our more global measures.

Memory performance also improved with decade of birth and was signi�cantly associated with all MRI measures except cortical thickness. Improved memory
performance was dramatically associated with level of educational achievement, being nearly 1/3 of a standard deviation higher for college educated
participants. Memory performance was nearly linearly associated with decade of birth for women but appeared to asymptote somewhat for men (Fig. 6). This
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too may be associated with achieved level of education for men versus women. Whether this relationship is due to increasing memory performance that leads
to increased likelihood of college education or visa a versa is beyond the scope of this report and requires further investigation. Despite these sex differences,
improvement in memory performance was partially mediated by increased hippocampal volume that also occurred with advancing decades of birth.

How might these secular effects modify the likelihood of later life dementia? Brain growth begins in utero, increases throughout childhood, and reaches a
maximum size in early adulthood, 47–50. TCV is highly associated with brain growth during normal development 40, whereas aging or disease-related brain-
volume decrease does not alter TCV. Thus, adult TCV is a stable valid measure for maximal attained brain size, widely used as a proxy for brain reserve10, 51,
and is an important predictor of cognition in old age41 including studies that used similar measures of memory performance51. Conversely, cross-sectional,
and longitudinal age-related differences in brain volume measures associate with cognitive performance in aging and disease52–54. Hippocampal volume
loss, in particular, is considered to be sensitive to early degenerative diseases such as Alzheimer’s disease55, 56. Although absolute volumes do not associate
with cognitive ability per se, as illustrated by the fact that women in this study had signi�cantly smaller hippocampal volumes, but signi�cantly better memory
performance, loss of brain tissue within an individual is strongly indicative of pathological effects57, which, therefore, may be buffered by larger structural
brain development. As noted in our data, while decade of birth had a signi�cant positive effect of cortical gray matter volume, the impact of aging remains
essentially unchanged. Consequently, individuals in each decade of birth appear to atrophy at the same rate, but later decades start further away from any
‘threshold’ of atrophy that might manifest as clinical cognitive impairment. Alternatively, and more likely, larger structural brain development may be a
surrogate for other environmental processes ongoing during development and early adult life such as increased brain connectivity58. Increased connectivity is
consistent with the radial unit lineage hypothesis44 that enables increased neuronal connectivity through cortical expansion and gyri�cation45. Such increased
connectivity could mitigate the impact of age-related diseases on cognitive performance and �ts well with the scaffolding hypothesis of cognitive reserve59.
Evidence supporting the notion that experience is associated with regional brain expansion can be seen among London taxi-cab drivers who have larger
hippocampal volumes compared to same aged individuals60.

While head and brain size are under substantial genetic in�uence61,46, 62–64, the timeline of effect found with our results indicate that early life environmental
in�uences are also likely substantial contributors, particularly educational achievement6. Life course perspectives emphasize the impact of early life
experiences on brain health65, 66 that also translate into larger brain structures67 and reduced risk for later-life dementia through improved reserve68. Similarly,
effort to improve cardiovascular health during adulthood69–71 are associated with reduced incidence of cognitive impairment72 and dementia73 indicating
that modifying these factors could also serve to improve resistance to late-life dementia74.

In summary, our results indicate that TCV and brain structures have increased over birth years ranging from 1902 to 1985. These differences are coincident
and associated with improved memory performance that is partially mediated by larger hippocampal volumes. These �ndings likely re�ect both secular
improvements in early life environmental in�uences through health, social cultural, and educational factors67 as well as secular improvements in modi�able
dementia risk factors leading to better “brain health” and reserve32. While these effects are likely to be small at the level of the individual, they are likely to be
substantial at the population level adding to growing literature that suggests optimized brain development and ideal health through modi�cation of risk
factors could substantially modify the impact of common neurodegenerative diseases such as stroke and Alzheimer’s disease on dementia incidence6, 34, 70.
Moreover, taken together with increases in IQ throughout the 20th century75, these secular trends in brain volume may contribute to an overall more cognitively
resilient and productive society.

The strengths of our study include the design of the Framingham Heart Study that began in 1948 and has followed a community of individuals with
comprehensive health evaluations throughout much of their lifespan and across three generations. The addition of MRI beginning in 1999 enabled
quantitative brain assessment across all three generations spanning more than 80 years difference in dates of birth. Obtaining contemporaneous MRI with
neuropsychological assessment also enabled brain behavior associations. A high rate of participant participation resulting in a large sample size across
decades of birth also enabled reliable sensitivity analyses that might not be accomplished with smaller studies. The duration of observation that includes
younger individuals also suggests that this secular trend may be continuing. Finally, the fact that more than 80% of subjects were imaged on just two MRI
machines also helped to reduce machine differences that were further reduced using the NeuroCombat statistical harmonization method.

This study, however, is not without limitations. First, and most importantly, the Framingham Heart Study is predominately non-Hispanic White, healthy, and
well educated and, therefore, not representative of the more diverse US population. For example, current evidence indicates social-cultural67, 76–78 and health
disparities2 which are more common among non-White individuals32 in the US may adversely affect brain health. Second, this is a cross-sectional study that
has limited causal inference. Longitudinal analyses showing secular differences in rates of regional brain atrophy would further support evidence of increased
brain reserve through resilience to age-related atrophy39. Similarly, we are not aware of another cohort spanning 3 or more decades of birth to validate these
�ndings.

Despite these limitations, we conclude that this study extends current knowledge by showing that secular trends in brain structure are occurring and are
associated with improved memory performance. We hypothesize that the larger brain structure re�ects improved brain health and is at least one manifestation
of improved brain reserve that could buffer the impact of late life diseases on incident dementia. Our results also support the growing literature that
emphasizes optimal brain development and ideal brain health as preventive measures to mitigate against rising dementia prevalence among our aging US
population.

Declarations
Acknowledgements: We thank the Framingham Heart Study participants for their commitment and dedication to the study.



Page 10/16

Funding: This research is supported by the National Institute on Aging (AG062531, AG059421, AG054076, AG049607, AG033090, AG066524, NS017950,
P30AG066546, UF1NS125513, P30 AG10129 and P30 AG072972); the National Institutes of Health (N01-HC-25195, HHSN268201500001I,
75N92019D00031). In addition, Dr. Pase is supported by a National Health and Medical Research Council of Australia Emerging Leader Fellowship
(GTN2009264). Dr. Aparicio is supported by an American Academy of Neurology Career Development Award and an Alzheimer’s Association Research Grant
(AARGD-20-685362). Dr. Seshadri is also supported by an endowment from the Barker Foundation as the Robert R Barker Distinguished University Professor
of Neurology, Psychiatry and Cellular and Integrative Physiology.

References
1. Whitmore Schanzenbach D, Nunn R, Bauer L. Changing Landscape of Life Expectancy: The Brookings Institution, 2016.

2. Collaborators USBoD, Mokdad AH, Ballestros K, et al. The State of US Health, 1990-2016: Burden of Diseases, Injuries, and Risk Factors Among US States.
JAMA 2018;319:1444-1472.

3. Larson EB, Yaffe K, Langa KM. New insights into the dementia epidemic. N Engl J Med 2013;369:2275-2277.

4. Matthews FE, Stephan BC, Robinson L, et al. A two decade dementia incidence comparison from the Cognitive Function and Ageing Studies I and II. Nat
Commun 2016;7:11398.

5. Satizabal CL, Beiser AS, Chouraki V, Chene G, Dufouil C, Seshadri S. Incidence of Dementia over Three Decades in the Framingham Heart Study. N Engl J
Med 2016;374:523-532.

�. Livingston G, Huntley J, Sommerlad A, et al. Dementia prevention, intervention, and care: 2020 report of the Lancet Commission. Lancet 2020;396:413-
446.

7. Aparicio HJ, Himali JJ, Satizabal CL, et al. Temporal Trends in Ischemic Stroke Incidence in Younger Adults in the Framingham Study. Stroke
2019;50:1558-1560.

�. Sposato LA, Kapral MK, Fang J, et al. Declining Incidence of Stroke and Dementia: Coincidence or Prevention Opportunity? JAMA Neurol 2015;72:1529-
1531.

9. Wolf PA. Contributions of the Framingham Heart Study to stroke and dementia epidemiologic research at 60 years. Arch Neurol 2012;69:567-571.

10. Farias ST, Mungas D, Reed B, et al. Maximal brain size remains an important predictor of cognition in old age, independent of current brain pathology.
Neurobiol Aging 2011.

11. Dawber TR, Meadors GF, Moore FE, Jr. Epidemiological approaches to heart disease: the Framingham Study. Am J Public Health Nations Health
1951;41:279-281.

12. Kannel WB, Feinleib M, McNamara PM, Garrison RJ, Castelli WP. An investigation of coronary heart disease in families. The Framingham offspring study.
Am J Epidemiol 1979;110:281-290.

13. Wolf PA, D'Agostino RB, Belanger AJ, Kannel WB. Probability of stroke: a risk pro�le from the Framingham Study. Stroke 1991;22:312-318.

14. Massaro JM, D'Agostino RB, Sr., Sullivan LM, et al. Managing and analysing data from a large-scale study on Framingham Offspring relating brain
structure to cognitive function. Stat Med 2004;23:351-367.

15. Fletcher E, DeCarli C, Fan AP, Knaack A. Convolutional Neural Net Learning Can Achieve Production-Level Brain Segmentation in Structural Magnetic
Resonance Imaging. Front Neurosci 2021;15:683426.

1�. Fletcher E, Carmichael O, Decarli C. MRI non-uniformity correction through interleaved bias estimation and B-spline deformation with a template. Conf
Proc IEEE Eng Med Biol Soc 2012;2012:106-109.

17. Fletcher E, Singh B, Harvey D, Carmichael O, Decarli C. Adaptive image segmentation for robust measurement of longitudinal brain tissue change. Conf
Proc IEEE Eng Med Biol Soc 2012;2012:5319-5322.

1�. Rueckert D, Aljabar P, Heckemann RA, Hajnal JV, Hammers A. Diffeomorphic registration using B-splines. Med Image Comput Comput Assist Interv
2006;9:702-709.

19. Tustison NJ, Cook PA, Klein A, et al. Large-scale evaluation of ANTs and FreeSurfer cortical thickness measurements. Neuroimage 2014;99:166-179.

20. Cline HE, Dumoulin CL, Hart HR, Jr., Lorensen WE, Ludke S. 3D reconstruction of the brain from magnetic resonance images using a connectivity
algorithm. Magn Reson Imaging 1987;5:345-352.

21. Liu T, Nie J, Tarokh A, Guo L, Wong ST. Reconstruction of central cortical surface from brain MRI images: method and application. Neuroimage
2008;40:991-1002.

22. Klein A, Tourville J. 101 labeled brain images and a consistent human cortical labeling protocol. Front Neurosci 2012;6:171.

23. Fortin JP, Parker D, Tunc B, et al. Harmonization of multi-site diffusion tensor imaging data. Neuroimage 2017;161:149-170.

24. Fortin JP, Cullen N, Sheline YI, et al. Harmonization of cortical thickness measurements across scanners and sites. Neuroimage 2018;167:104-120.

25. Pomponio R, Erus G, Habes M, et al. Harmonization of large MRI datasets for the analysis of brain imaging patterns throughout the lifespan. Neuroimage
2020;208:116450.

2�. Elias MF, Sullivan LM, D'Agostino RB, et al. Framingham stroke risk pro�le and lowered cognitive performance. Stroke 2004;35:404-409.

27. Park DC, Lautenschlager G, Hedden T, Davidson NS, Smith AD, Smith PK. Models of visuospatial and verbal memory across the adult life span.
Psychology and Aging 2002;17:299-320.

2�. Wilson RS, Bennett DA, Beckett LA, et al. Cognitive activity in older persons from a geographically de�ned population. J Gerontol B Psychol Sci Soc Sci
1999;54:P155-160.



Page 11/16

29. Jack CR, Jr., Wiste HJ, Weigand SD, et al. Age, Sex, and APOE epsilon4 Effects on Memory, Brain Structure, and beta-Amyloid Across the Adult Life Span.
JAMA Neurol 2015.

30. Elias MF, Beiser A, Wolf PA, Au R, White RF, D'Agostino RB. The preclinical phase of alzheimer disease: A 22-year prospective study of the Framingham
Cohort [see comments]. Archives of Neurology 2000;57:808-813.

31. Imai K, Keele L, Tingley D. A general approach to causal mediation analysis. Psychol Methods 2010;15:309-334.

32. Tsao CW, Aday AW, Almarzooq ZI, et al. Heart Disease and Stroke Statistics-2022 Update: A Report From the American Heart Association. Circulation
2022;145:e153-e639.

33. Wolf PA, D&apos;Agostino RB, Belanger AJ, Kannel WB. Probability of stroke: a risk pro�le from the Framingham Study. Stroke; a journal of cerebral
circulation 1991;22:312-318.

34. Gorelick PB, Furie KL, Iadecola C, et al. De�ning Optimal Brain Health in Adults: A Presidential Advisory From the American Heart Association/American
Stroke Association. Stroke 2017;48:e284-e303.

35. Wang Y, Pan Y, Li H. What is brain health and why is it important? BMJ 2020;371.

3�. Reed BR, Mungas D, Farias ST, et al. Measuring cognitive reserve based on the decomposition of episodic memory variance. Brain 2010.

37. Zahodne LB, Manly JJ, Brickman AM, Siedlecki KL, Decarli C, Stern Y. Quantifying Cognitive Reserve in Older Adults by Decomposing Episodic Memory
Variance: Replication and Extension. J Int Neuropsychol Soc 2013:1-9.

3�. Zahodne LB, Manly JJ, Brickman AM, et al. Is residual memory variance a valid method for quantifying cognitive reserve? A longitudinal application.
Neuropsychologia 2015;77:260-266.

39. Bettcher BM, Gross AL, Gavett BE, et al. Dynamic change of cognitive reserve: associations with changes in brain, cognition, and diagnosis. Neurobiol
Aging 2019;83:95-104.

40. Mori E, Hirono N, Yamashita H, et al. Premorbid brain size as a determinant of reserve capacity against intellectual decline in Alzheimer's disease. Am J
Psychiatry 1997;154:18-24.

41. van Loenhoud AC, Groot C, Vogel JW, van der Flier WM, Ossenkoppele R. Is intracranial volume a suitable proxy for brain reserve? Alzheimers Res Ther
2018;10:91.

42. McEwen BS. Sex, stress and the hippocampus: allostasis, allostatic load and the aging process. Neurobiol Aging 2002;23:921-939.

43. Kim EJ, Pellman B, Kim JJ. Stress effects on the hippocampus: a critical review. Learn Mem 2015;22:411-416.

44. Rakic P. Evolution of the neocortex: a perspective from developmental biology. Nat Rev Neurosci 2009;10:724-735.

45. White T, Su S, Schmidt M, Kao CY, Sapiro G. The development of gyri�cation in childhood and adolescence. Brain Cogn 2010;72:36-45.

4�. Grasby KL, Jahanshad N, Painter JN, et al. The genetic architecture of the human cerebral cortex. Science 2020;367.

47. Caspi Y, Brouwer RM, Schnack HG, et al. Changes in the intracranial volume from early adulthood to the sixth decade of life: A longitudinal study.
Neuroimage 2020;220:116842.

4�. Sgouros S, Natarajan K, Hockley AD, Goldin JH, Wake M. Skull base growth in childhood. Pediatr Neurosurg 1999;31:259-268.

49. Bethlehem RAI, Seidlitz J, White SR, et al. Publisher Correction: Brain charts for the human lifespan. Nature 2022;610:E6.

50. Bethlehem RAI, Seidlitz J, White SR, et al. Brain charts for the human lifespan. Nature 2022;604:525-533.

51. Gale CR, Walton S, Martyn CN. Foetal and postnatal head growth and risk of cognitive decline in old age. Brain 2003;126:2273-2278.

52. Habes M, Janowitz D, Erus G, et al. Advanced brain aging: relationship with epidemiologic and genetic risk factors, and overlap with Alzheimer disease
atrophy patterns. Transl Psychiatry 2016;6:e775.

53. Fjell AM, McEvoy L, Holland D, Dale AM, Walhovd KB, Alzheimer's Disease Neuroimaging I. Brain changes in older adults at very low risk for Alzheimer's
disease. J Neurosci 2013;33:8237-8242.

54. Fjell AM, Westlye LT, Grydeland H, et al. Accelerating cortical thinning: unique to dementia or universal in aging? Cereb Cortex 2014;24:919-934.

55. Seab JP, Jagust WJ, Wong STS, al. e. Quantitative NMR measurements of hippocampal atrophy in Alzheimer's disease. Magnetic Resonance in Medicine
1988;8:200-208.

5�. Jack CR, Petersen RC, O'Brien PC, Tangalos EG. MR-based hippocampal volumetry in the diagnosis of Alzheimer's disease. Neurology 1992;42:183-188.

57. Bateman RJ, Xiong C, Benzinger TL, et al. Clinical and biomarker changes in dominantly inherited Alzheimer's disease. N Engl J Med 2012;367:795-804.

5�. Boyle R, Connaughton M, McGlinchey E, et al. Connectome-based predictive modelling of cognitive reserve using task-based functional connectivity. Eur J
Neurosci 2022.

59. Park DC, Reuter-Lorenz P. The adaptive brain: aging and neurocognitive scaffolding. Annu Rev Psychol 2009;60:173-196.

�0. Maguire EA, Gadian DG, Johnsrude IS, et al. Navigation-related structural change in the hippocampi of taxi drivers. Proc Natl Acad Sci U S A
2000;97:4398-4403.

�1. Carmelli D, DeCarli C, Swan GE, et al. Evidence for genetic variance in white matter hyperintensity volume in normal elderly male twins. Stroke
1998;29:1177-1181.

�2. Bis JC, Decarli C, Smith AV, et al. Common variants at 12q14 and 12q24 are associated with hippocampal volume. Nat Genet 2012;44:545-551.

�3. Stein JL, Medland SE, Vasquez AA, et al. Identi�cation of common variants associated with human hippocampal and intracranial volumes. Nat Genet
2012;44:552-561.

�4. Ikram MA, Fornage M, Smith AV, et al. Common variants at 6q22 and 17q21 are associated with intracranial volume. Nat Genet 2012;44:539-544.



Page 12/16

�5. Alderman H, Behrman JR, Glewwe P, Fernald L, Walker S. Evidence of Impact of Interventions on Growth and Development during Early and Middle
Childhood. In: Bundy DAP, Silva ND, Horton S, Jamison DT, Patton GC, eds. Child and Adolescent Health and Development. Washington DC: © 2017
International Bank for Reconstruction and Development / The World Bank., 2017.

��. Black MM, Walker SP, Fernald LCH, et al. Early childhood development coming of age: science through the life course. Lancet 2017;389:77-90.

�7. Brito NH, Noble KG. Socioeconomic status and structural brain development. Front Neurosci 2014;8:276.

��. de Rooij SR. Are Brain and Cognitive Reserve Shaped by Early Life Circumstances? Front Neurosci 2022;16:825811.

�9. Lloyd-Jones DM, Hong Y, Labarthe D, et al. De�ning and setting national goals for cardiovascular health promotion and disease reduction: the American
Heart Association's strategic Impact Goal through 2020 and beyond. Circulation 2010;121:586-613.

70. Lloyd-Jones DM, Allen NB, Anderson CAM, et al. Life's Essential 8: Updating and Enhancing the American Heart Association's Construct of Cardiovascular
Health: A Presidential Advisory From the American Heart Association. Circulation 2022:101161CIR0000000000001078.

71. Lloyd-Jones DM, Ning H, Labarthe D, et al. Status of Cardiovascular Health in US Adults and Children Using the American Heart Association's New "Life's
Essential 8" Metrics: Prevalence Estimates from the National Health and Nutrition Examination Survey (NHANES), 2013-2018. Circulation 2022.

72. Thacker EL, Gillett SR, Wadley VG, et al. The American Heart Association Life's Simple 7 and incident cognitive impairment: The REasons for Geographic
And Racial Differences in Stroke (REGARDS) study. J Am Heart Assoc 2014;3:e000635.

73. Pase MP, Beiser A, Enserro D, et al. Association of Ideal Cardiovascular Health With Vascular Brain Injury and Incident Dementia. Stroke 2016;47:1201-
1206.

74. Barnes DE, Yaffe K. The projected effect of risk factor reduction on Alzheimer's disease prevalence. Lancet Neurol 2011;10:819-828.

75. Trahan LH, Stuebing KK, Fletcher JM, Hiscock M. The Flynn effect: a meta-analysis. Psychol Bull 2014;140:1332-1360.

7�. Jackson CS, Gracia JN. Addressing health and health-care disparities: the role of a diverse workforce and the social determinants of health. Public Health
Rep 2014;129 Suppl 2:57-61.

77. McLaughlin KA, Weissman D, Bitran D. Childhood Adversity and Neural Development: A Systematic Review. Annu Rev Dev Psychol 2019;1:277-312.

7�. Holz NE, Tost H, Meyer-Lindenberg A. Resilience and the brain: a key role for regulatory circuits linked to social stress and support. Mol Psychiatry
2020;25:379-396.

79. Johnson WE, Li C, Rabinovic A. Adjusting batch effects in microarray expression data using empirical Bayes methods. Biostatistics 2007;8:118-127.

Figures



Page 13/16

Figure 1

Sample Selection

Figure 1 summarizes subject selection with mean age and standard deviation. All individuals were included at the time of the �rst MRI. Subjects were imaged
on a total of 12 different MR machines, but greater than 90% of participants were imaged on only 2 different scanners leading to removal of 502 participants
from study due to imaging on alternative scanners. Finally, individuals with stroke, dementia of other neurological disorder were excluded resulting a study
cohort of 4506 individuals.
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Figure 2

Height and Intracranial Volume Measures by Decade of Birth

Figure 2 summarizes the impact of decade of birth on height and intracranial volume (converted to z-scores) for men and women colored by decade of age at
time of MRI.

Figure 3

Relationship between Cortical Gray Matter Volume, Decade of Birth and Age

Figure 3. Left panel summarizes the predicted impact of decade of birth on cortical gray matter volume (converted to z-scores) for men and women and
strati�ed by decade of age at time of MRI. Increasing age is signi�cantly associated with lower cortical gray matter volume for both men and women whereas
increasing decade of birth is associated with increased volume of cortical gray matter for both men and women. The right panel displays the predicted
relationship of age to cortical gray matter for men and women strati�ed by decade of birth. The stronger impact of aging versus decade of birth is clearly seen
in this panel.
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Figure 4

Sensitivity Analyses: Predicted MRI regions by Decade of Birth for Three Age Groups from 45-75 years of Age

Figure 4 summarizes the predicted impact of decade of birth on TCV, cortical gray matter and hippocampal volumes (converted to z-scores) by decade of birth
for a subset of individuals between the ages of 45 to 75 (3 age decades). Linear increases in TCV are seen for men and women by decade of birth without
signi�cant age effects, whereas decade of birth differences, while steadily increasing also show aging effects with smaller volumes by age decade.

Figure 5

Sensitivity Analyses: Relationship of Decade of Birth and Predicted Intracranial Volume and Cortical Thickness

Figure 5 displays a similar relationship with TCV (converted to z-scores) in the left panel, cortical thickness (converted to z-scores) in the middle panel and the
co-variation of TCV and cortical thickness in the third panel. TCV increases, whereas cortical thickness decreases with decade of birth as well as advancing
age. Overlaying of the two processes, however, indicates that decade of birth increases in TCV is associated with cortical thinning.
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Figure 6

Impact of Decade of Birth and Education on Memory Performance

Figure 6 displays the predicted relationship between decade of birth and immediate, delayed and the sum of immediate and delayed memory performance
(converted to z-scores) for men and women strati�ed by level of education (college versus non-college). College education had a profound positive in�uence
on memory performance. Memory performance also improved by decade of birth, although this effect appears strongest for the oldest age cohort.

Figure 7

Mediation of Hippocampus between Decade of Birth and Delayed Memory Performance

Figure 7 summarizes the mediation effect of hippocampal volume (converted to z-scores) on the relationship between decade of birth and delayed memory
performance. The top panel summarizes the direct relation between decade of birth and memory performance. The bottom panel summarizes the mediation
effect of hippocampal volume. Hippocampal volume was positively and signi�cantly associated with decade of birth and memory performance and explained
approximately 7% of the variance in the relationship between decade of birth and delayed memory performance (mediation effect/direct effect).
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